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Locked‑in and living delta 
pathways in the Anthropocene
Maria J. Santos1* & Stefan C. Dekker2

Delta systems are fundamental to the persistence of large human populations, food systems and 
ecosystem processes. Structural changes in natural and social components of deltas, emerging from 
past land-use changes, have led deltas to become locked-in loosing the ability to transform back 
into living deltas, and making them more at risk. We propose a framework to assess whether deltas 
become locked-in by changes in natural or social infrastructure, by examining the dynamic coupling 
between population and land-use development over 300 years for 48 deltas globally. We find that 
46% of the deltas are defined as living, where population, irrigation, and cropland are correlated. Of 
the 54% locked-in deltas, 21% show changes in natural infrastructure to cropland (n = 6) or irrigation 
(n = 4), and 33% (n = 16) show changes in social infrastructure. Most locked-in deltas are in Europe but 
also in other continents due to decoupled development of population and cropland. While, locked-in 
deltas due to changes in natural infrastructure have highest average risks, those with changes in social 
infrastructure and the living deltas have highest risks from future relative sea level rise. These results 
show that deltas have varying natural and social components derived from a 300 years historical 
perspective, which are not taken into account in risk assessments for global deltas.

Delta systems are increasingly at risk from global changes. Deltas are fundamental to global sediment dynamics, 
and face many pressures from both upstream land use change and downstream sea level rise1–3. The processes 
that build and maintain deltas have declined or even halted4, with 60% of global deltas’ sediment lost5. Cur-
rently, 20–30% of global sediment load (4–5 Gt yr−1) is intercepted by reservoirs6, which will increase with the 
expansion of hydropower dams7 and reservoirs8, although sediment fluxes have increased due to deforestation9. 
Delta hydrological systems have ecosystems that depend on sedimentation dynamics10. Deltas have lost most of 
their natural wetlands, which provide them to changing water levels, as well as habitats for many endemic spe-
cies and in turn aid sedimentation processes necessary for delta dynamics. Delta sediment and water dynamics 
makes them very fertile and easy to cultivate, making them extremely attractive for human populations; in fact 
being key locations for the development of many human civilisations, while covering only 0.56% of the area of 
the world3. Disproportionally to their area, deltas provide water and food to large fractions of global popula-
tions, which in turn modify delta systems through land use change, land reclamation, channeling, water use 
and diversion, and added organic inputs and pollution. This poses large risks to deltas as 50% of global delta 
area is below 8 m a.s.l. and around 24% of delta inhabitants live below 5 m a.s.l.1–3. Delta development pathways 
may become locked-in. We define locked-in if a delta system is unable or too costly to recover to a living delta, 
resulting in higher risks that those deltas are currently facing2. However, it is unclear if and when deltas became 
locked-in, if lock-in states have infrastructural or social causes that increase their risk. To address this issue, we 
propose a simple framework that identifies system lock-in by examining the coupling between population and 
agricultural land use development over the last 300 years for a set of 48 deltas globally. Tessler et al.2 have used the 
same 48 deltas to quantify flood risks due to extreme events by using an integrated set of global environmental, 
geophysical and social indicators.

Deltas strong coupling between their biophysical dynamics and resource use by human populations (water, 
agriculture, land, etc.;11,12) may have created dependencies between these resources. Such dependencies, i.e. 
lock-ins, have been shown to emerge when, for example, customers are dependent on a vendor for products and 
services and are unable to use another vendor without incurring substantial switching costs. Similarly, historical 
development of infrastructure (natural, social) in deltas may create dependencies that cannot be changed without 
major costs. Deltas like those in Europe are good examples of delta systems that could be locked-in, i.e., where 
reversing the current system to a natural system is extremely costly, if feasible at all. A typical example is the 
Dutch Zeeland delta13, but similar states are found in the Sacramento-San Joaquin inverse delta14, the Mekong 
delta15,16, the Niger delta17,18, and the Nile, Yangtze, and Rhine deltas19. Such locked-in states may emerge from 
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changes and or removal of natural infrastructure, i.e., river regularization, diking, water diversion, agricultural 
and urban development11. Social locked-in states also emerge from structural conditions of lifestyles, livelihoods, 
and market incentives, often disregarded when analyzing systems for sustainable outcomes20. Further, legacies in 
the attribution of rights, time lags in regulations and norms (in broad sense institutions) may also lead to social 
locked-in states21. For example, in the United States historical water rights attribution may hinder the design 
of institutions fit to the current social-environmental components of delta systems22. Institutions designed for 
development and aid, common in developing countries, may also lead to social lock-ins. For example, in Bang-
ladesh, people are strongly connected to their livelihoods due to their strong cultural ecosystem services. Also, 
the poorest among them for which moving to better places or with greater opportunities is impossible and are 
therefore unwilling to move despite the strong risks of flooding due to sea level rise23. Szabo et al.24 clearly dem-
onstrate the link between population demography and delta development for Mekong, Ganges–Brahmaputra 
and Amazon deltas. These social lock-in costs may result in antitrust action25,26, through emerging social unrest 
due to growing population sizes, unmanaged use of natural resources, and failure to comply with regulations 
for nature protection. Further, lock-in costs can be exacerbated if locked-in states emerge independently or in 
tandem in natural and social settings27. Our proposed approach considers both the dynamics of natural and 
social infrastructure changes.

Locked‑in frameworks
While we can understand the factors leading to the emergence of locked-in states in systems, few of the frame-
works examining locked-in states have been operationalized at large scales for comparative studies (but see2,19). 
For example, Gerrits and Marks13 describe potential mechanisms through which the Dutch Zeeland delta may 
have become locked-in; two other studies from the Netherlands showcase the emergence of locked-in delta 
institutions28 and built infrastructure12. These studies relied on a variety of methods, including: literature reviews 
of the historical process of delta development13,15,16, policy analysis16,28,29, interviews12, quantitative indicators19, 
and process-based models30. While this variety of methods illustrates that lock-in can be detected or inferred 
from social and natural infrastructural development in deltas, it makes it difficult to compare across deltas 
and gain a generalizable understanding of the characteristics that lead to emergence of locked-in during delta 
development.

We propose a novel approach that uses historical land-use development to detect delta locked-in states 
which accounts for the development of natural and social processes. Land-use development processes emerge 
from the interplay of changes in population size, demand for natural resources and institutions targeted at their 
development. We know that land-use change is common in deltas11, through land reclamation and develop-
ment of cropland or irrigated systems. Land-use change to agricultural systems have degraded delta’s natural 
ecosystems to such a level that reversing these changes would be extremely costly if possible at all, suggesting 
that this could be an indicator of lock-in. If we consider available land as the resource, it can be used for natural 
processes, agriculture or urban development until a certain carrying capacity. Over time, the system stays below 
carrying capacity through technological innovation (i.e. increase efficiency in agricultural production, water 
management, etc.), lower demand for land (lack of productivity), diverted demand for land to elsewhere (i.e. 
indirect land use change), or reduced population size (i.e. move out or stop population growth). Alternatively, 
if carrying capacity is surpassed, then the delta is degraded and the system enters a new pathway. What we need 
to know then is when to stop delta development before entering a locked-in pathway that leads the system to 
surpass its carrying capacity and leading to system collapses and state shifts. We posit that if a delta is not locked-
in, i.e., a living delta, there should be a positive correlation between development of population density and of 
agricultural land-uses (cropland and irrigation) because there is still enough land for both to develop. Note that 
in more modern deltas in rich countries, there might be a land coversion to urban by-passing agriculture and 
irrigation; nonetheless this is a recent land use transition and the fraction of the delta converted to urban area 
through this direct land-use change pathway is still very small. Subsequently, a lack of correlation indicates 
a natural locked-in status due to engineering of natural infrastructure (i.e. land-use conversion from natural 
ecosystems to cropland and irrigation), and a negative correlation indicates social locked-in due to population 
and agricultural land-uses developing at odds. Though simple, our approach is justified because we expect that 
development in deltas is predictable; the closest it gets to the carrying capacity for land the higher the stress into 
the system. This dynamical approach of driver of historical land use allows for a systematic, robust, transferable 
and comparable assessment of delta locked-in states at global scale and we will present a test of such method 
through the analysis of longitudinal panel data over 300 years.

Our objective is to understand to what extent delta lock-in can be detected by looking into the development 
of land-use in deltas. We first use historical reconstructions to describe the patterns of development of popula-
tion density globally and in 48 deltas. We used the outputs of the historical database of the global environment 
HYDE31,32 to obtain population density (inhabitants per km2) for each delta, as well as the proportion of the delta 
covered by cropland, irrigation and urban area during the Anthropocene, i.e., 1700 to current.

Global overview of locked‑in deltas
In total, 54% of the deltas are locked-in, either due to natural or social infrastructure (26 of 48; Fig. 1). Natural 
locked-in deltas due to engineered infrastructure (i.e. levees, agriculture development, etc.), represent 21% of 
the deltas (n = 10) from which six deltas shift from positive correlation to no correlation (− 0.5 < r < 0.5) between 
population density and cropland for at least the past 50 years, and four shift in correlation between population 
density and irrigation (white and grey triangles in Fig. 1). Deltas like the Dnieper, Ganges, Mississippi, Sebou, 
Senegal and Yangtze became locked-in due to no further development of cropland, and those like the Brahmani, 
Irrawaddy, Mahanadi and Orinoco became locked-in due to no further development of irrigation (Figure SM2 in 
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supplementary material). Social locked-in deltas due to institutional infrastructure count for 33% (n = 16) with 
a negative correlation between population and agricultural use (cropland or irrigation, black squares in Fig. 1 
with r < − 0.5) over at least the past 50 years. Some of these deltas, like the Magdalena and Niger, have already 
been locked-in for the past 300 years (Fig. 1B,C). All European deltas (Rhine, Rhone, Po, Vistula, Danube, Ebro) 
belong to this locked-in category, mostly due to a negative correlation between population density and cropland. 
Deltas that show this negative correlation do so mostly because of the lack of cropland development. This could 

Figure 1.   (A) Global delta status: living deltas, locked-in deltas due to natural infrastructure development and 
locked-in deltas due to social infrastructure development. (B) and (C) development of locked-in over time (bars 
represent a time period of 50 years, darker grey color represents correlation between population and cropland 
or population and irrigation in a time span of 300 years, and light grey color represents a time span of the past 
50 years; symbols on top of the bars match those in (A); for development of the locked-in over different time 
spans see Figure SM1 in the supplementary material; Figures were produced by the authors using ArcGIS v10 
license, ESRI https​://www.esri.com/en-us/home).

https://www.esri.com/en-us/home
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mean that these deltas are likely locked-in because of preferences for urban land-uses and built infrastructure to 
accommodate their exponentially growing populations. Several of these deltas are located in areas with a long 
history of human presence and land-use and high land prices (in Europe) which could explain a preference for 
urban land uses. The Pearl delta also shows a negative correlation between population and cropland. This delta, 
together with the Yangtze and the Sebou, has reached the highest population densities of our sampled deltas, 
these large densities need to be accommodated within the available land. Population densities of Pearl and Sebou 
deltas are twice that of the Ganges, and up to five times higher than for instance the Mekong and Chao Phraya. 
Eight deltas show no correlation between population development and irrigation, namely the Amazon, Orinoco, 
Limpopo, Mahakam, Ebro, Danube, Rhine and Rhone. This could be due to growing population and no invest-
ment in irrigation. Half of these deltas are located in tropical regions, also exhibiting large population sizes, 
however water availability is high and irrigation is unneccessary. The other half of these deltas are in Europe. For 
the Rhone and the Rhine there is no correlation between population and irrigation. These are perhaps the most 
built and engineered deltas with a long history of infrastructure management. The Ebro and the Danube are in 
regions that would require irrigation for crop production but where land values for urban uses are higher than 
crop production gains. The only deltas showing a negative correlation between population density and irrigation 
are the Grijalva, Indus and Shatt-el-Arab, in regions facing water scarcity.

We find that 46% of the analyzed deltas are living deltas, i.e., yet to be locked-in (22 out of 48). These deltas 
are distributed globally, but are found mostly in southern latitudes. Three living deltas show no correlation 
between population and cropland due to very low densities for both (Lena, Mackenzie and Yukon; Fig. 2 and 
Figure SM2 in supplementary material), all in northern latitudes. We found the lowest population densities 
now but also since 1700 between − 50 to 0° latitude in the Southern hemisphere and above 50° latitude in the 
Northern hemisphere. Most deltas have been living deltas since 1700 (legend 300 years indicates the time period 
between 1700 to 2010, and so forth) with highest positive correlations between both population and cropland, 
and population and irrigation.

Figure 2.   Population development (inh/km2) in deltas from 1700 through 2010 (range in the y-axis differs for 
display purposes). Population development line (solid line) was compared to the line of best fit (dashed line). 
Equation and goodness-of-fit (coefficient of determination) of the linear regression are shown in Table SM2 in 
the supplementary material.
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According to our framework, locked-in states are linked to the development of population density and land 
use change over time. This is unsurprising as most of the development of infrastructure we report is in support 
of human population2; as substantial and faster population densities occur in deltas than elsewhere globally. 
On average, deltas have 10 times higher population densities (407.4 ± 1088 inh/km2) than the global average 
(30.4 ± 222.1inh/km2). Population growth in and outside deltas both follow exponential trajectories (Fig. 2), with 
an average delta’s population development of 8 inh/km2 per year. In the last 50 years, deltas exhibited substan-
tial and faster population densities with an increase around 3 times that of the 1950s, while global population 
increased 2.3 times (see supplementary material for a detailed description of the development of population and 
land-use conversions in 48 deltas globally for the last 310 years). The deltas that have reached higher population 
densities are the Sebou, Pearl and Yangtze (ca. 2000–3000 inh/km2), followed by the Ganges, Govodari and Hong 
(ca. 1400–1600 inh/km2). In contrast, the Lena, Mackenzie and Amur deltas have less than 10 inh/km2; these 
deltas show a different population density development from all the others (Fig. 3a). Only the Fly delta shows 
a decrease in population density but numbers are extremely low. Of all the deltas, the Krishna is the only one 
showing an inverse development of urban areas (Fig. 3b). Average conversion to urban remains low (from 0.06% 
in 1700 to 2% in 2000, see Table SM1) throughout the last 310 years despite the high delta population densities.

Figure 3.   Pearson correlation between deltas, spatially averaged, over the past 310 years: (a) population (inh/
km2), (b) urban (% of gridcell), (c) cropland (% of gridcell), and (d) irrigation (% of gridcell). Blank cells 
indicate deltas without agricultural land uses and therefore we could not calculate correlations.
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Transitions from natural ecosystems
Most deltas exhibit a cropland development that mostly follows an exponential growth at a lower rate than 
population density (Figure SM2 in the supplementary material). We find exceptions for cropland development 
in high latitude deltas (Lena and Mackenzie; Fig. 3c), which are still mainly pristine. The Magdalena, Niger, Pearl 
and Sebou show an inverse development in cropland compared to other deltas (Fig. 3c).

The conversion to cropland is not constant over time, with changes of 10% steadily growing especially in 1880 
and 1950 (Fig. 4a), while changes of 5% already occurred steadily since the 1800s.

The development of irrigation in deltas does not display the exponential characteristics of population density 
and cropland development (Figure SM3 in the supplementary material). The Limpopo, Parana and Senegal differ 
in their development of irrigation from five other deltas (red dots in Fig. 3d). Conversion to irrigation and urban 
land-uses occurs mostly since the 1850s, the area doubling after 1950s (Fig. 4). We find different patterns for 
cropland and irrigation development, as could be expected because irrigation requires additional investment and 
thus tends to appear later in the progression of land system development33. On average most cropland develop-
ment took place before 1940, while urbanization and irrigation still slowly increase.

Risk in locked‑in and living deltas
Finally, we analyzed whether being historically locked-in makes deltas currently more at risk from a combina-
tion of hazardous events, unsuitable anthropogenic conditions and investment lags2. We expected that structural 
changes in natural components of deltas (i.e., river regularization, diking, water diversion, agricultural and 
urban development11) likely make them less resilient to hazardous events29,34, while structural changes to social 
components of deltas likely make them more vulnerable to anthropogenic conditioning23 and to investment 

Figure 4.   Boxplot of development of land-use change (LUC) for (a) 10% change and (b) 5% change from the 
original cell values in 1700. Calculation is done cell by cell. Boxplot box indicates the 25th and 75th percentiles, 
respectively. The whiskers extend to the most extreme data points not considered outliers, and the outliers are 
plotted individually using the ‘ + ’ symbol (outliers are values above and below two standard deviations from the 
mean).
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lags22. These relations can be exacerbated by locked-in states, in particular as investment deficit is likely under-
estimated without knowledge of locked-in conditions. To test these hypotheses, we used the risk indices defined 
by Tessler et al.2 for our analysis, which define an average risk index as the overall risk in terms of risks due to 
hazardous events, exposure to antropogenic conditioning and vulnerability due to investment deficit that the 
delta experiences. Tessler et al.2 define the hazardous events index as the probability of fluvial or coastal flood-
ing, the anthropogenic conditioning index as the expected number of people exposed to hazardous conditions, 
and the investment deficit index as a measure of the total investment (in infrastructure) needed for the delta to 
be resilient to the risk it is exposed to. In addition, we compared our locked-in delta classification with future 
relative sea level rise, to illustrate future challenges affecting these deltas. Relative sea level rises are dependent 
on local conditions of subsidence and regional estimates of sea level rise.

We find that the average risk index is significantly higher for locked-in deltas due to natural infrastructure 
changes, and is lowest for the social locked-in deltas (Table 1). This is logic as this index was developed for 
understanding natural risks2. However, living and locked-in deltas are equally at risk of hazardous events, i.e. the 
hazardous events index does not show significant differences between living and locked-in deltas. As hazardous 
events only focus on probability of fluvial or coastal flooding and not on social indicators this can be a logical 
explanation. Further, we find a trend towards a higher risk of future relative sea level rise for social locked-in 
deltas followed by living deltas.

The differences in risks between delta states emerge in the exposure to antropogenic conditioning and vul-
nerability due to investment deficit. The anthropogenic conditioning index is clearly significantly higher in both 
natural and social locked-in deltas than in living deltas, which is understandable as this index uses population 
density that tends to be low in living deltas. The investment deficit index is clearly highest for natural lock-in due 
to irrigation development and for living deltas (Table 1). This is expected because Tessler et al.2 focused on invest-
ment deficit needed to respond to hazardous events, which is obviously higher for deltas lock-in due to irrigation 
development. We find that the investment deficit is also very high for living deltas, likely because those deltas are 
still undeveloped. On the other hand, the investment deficit is significantly lower in social lock-in deltas; this can 
be explained by the way the investment deficit is defined2, and also because we include the historical analysis of 
social development which has not been previously included in risk assessments. Nonetheless, we find a significant 
positive effect of the correlation between population and cropland over the last 50 years on overall risk (R), while 
a significant negative effect on Investment Deficit Index (Figure SM4; Table SM3). We also conducted a Principal 
Component Analysis which revealed that for locked-in due to cropland in the last 50 years it is mostly associ-
ated with IDI, while for the full 300 years is associated with overall risk (but a weak relationship; Figure SM5). 
These results suggest that while currently at risk lock-in deltas are of urgent priority, these priorities will shift in 
the near future especially in deltas lock-in due to social infrastructure. Adding the historical perspective to risk 
assessments provides new insights in the coupled dynamics of deltas social-ecological systems and also highlights 
the need to better include social aspects. Therefore, it is important to devise different actions depending on why 
the delta is locked-in. Finally, we find that the current living deltas will likely experience unprecedented risks, 
and therefore more attention and proactive action is needed to prevent them from reaching a locked-in state and 
exacerbate the risks they may face. For instance, we think that wetland restoration and biodiversity protection 
can go hand in hand as a proactive action to prevent deltas to move into locked-in states.

Framework for locked‑in deltas
Our framework highlights the importance of understanding to what extent the development of combined pres-
sures and risks has led delta systems to become locked-in. Our results are in line with previous research that 
identified deltas as locked-in in Europe (the Dutch Zeeland delta13; the Rhine19), and elsewhere (Yangtze19; 
Niger18). However, our results were mismatched for the Mekong16 and the Nile delta19. The lock-in for the Mekong 
delta is attributed to surplus rice exports now threatened by rising sea levels and salinity intrusion35, while the 
lock-in for the Nile is attributed to dam development19. Expanding our framework to include land-use change 
in the watershed would, we believe, allow us to detect the Nile lock-in. However, the indirect land-use changes 
driving the Mekong lock-in are more difficult to account for in such a simple framework, a known limitation to 
indirect land-use change analyses36–38. While we believe that for the historical time period these indirect land-use 
changes may have not yet had much of an effect, they will grow in importance in future. Delta regions produce 
a large amount of food for export (similar processes are found in the Sacramento-San Joaquin inverse delta in 
California not analyzed here;14). It could be expected that the deltas exhibiting exponential cropland and irriga-
tion development will be more likely to have indirect land-use changes due to export of agricultural goods33. We 

Table 1.   Delta state and risk categories. Different letters show statistically significant difference in means 
between delta categories (t-test. R, Risk Index; HEI, Hazardous Events Index; ACI, Anthropogenic 
Conditioning Index; IDI, Investment Deficit Index; RSLR, relative sea level rise. *p-value < 0.1 suggesting a 
trend, superscript letters indicate statistically different means at significance level of p < 0.05).

Delta state R HEI ACI IDI RSLR (mm/yr)

Living 0.09a 0.44 a 0.38 a 0.60 a 6.7(5.3)a,b,c

Natural lock-in (crop) 0.13a,b 0.51 a 0.55b 0.52 a,b 6.4(2.8)a,c

Natural lock-in (irrigation) 0.14b 0.38 a 0.50 b 0.73a 4.1(0.6)b*

Social lock-in 0.07a 0.45 a 0.49 b 0.35b 8.7(5.9)c*
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do not expect that these mismatches are related to the use of HYDE, in comparison to other databases, as while 
estimates of land use intensity differ33.

Living or locked‑in deltas in the anthropocene
Deltas have historically dealt with many of the multisectorial challenges to future sustainable development. Our 
framework builds on those challenges to identify locked-in states, i.e. when systems are unable or too costly to 
recover, and find that half of the deltas are yet to be locked-in (23 out of 48) due to land-use changes. These deltas 
are mostly tropical, with some northern hemisphere deltas, excepting European ones. However, other character-
istics could determine whether a delta is locked-in or not. For example, Day et al.4 used geomorphic, ecological 
and economic characteristics of deltas to categorize them in terms of their sustainability. When compared with 
our land use based approach, we observe that for instance, within our living deltas, Day et al.4 classifies the 
Amazon as highly sustainable, while the Colorado is deemed highly unsustainable due to changes in freshwater 
drainage. The advantage is the long period over which our framework can be applied during the Anthropocene.

Deltas are quintessential case studies to assess the degree to which these multi-sectorial challenges of grow-
ing population and land use change over limited areas can and have been addressed. Currently most deltas are 
locked-in due to changes in natural infrastructure but it is becoming clear that social lock-ins also play a role 
now and in the future, which encourages the analysis of deltas as coupled social-ecological systems. Renaud 
et al.11 analyzed five major deltas with high human impacts, all classified in our framework as locked-in, for the 
potential of collapse by passing tipping points. We show that a simple framework allow us to identify potential 
locked-in pathways in deltas and when they emerge. Our framework shows how a system moves from a living 
delta, to a locked-in delta by engineering natural infrastructure and finally to changes in social infrastructure and 
institutions. This framework could be expanded to include other mechanisms through which locked-in paths 
can emerge, such as upstream land use changes, effects of long time protection for biodiversity and potentially 
include drivers of indirect land use change. This is fundamental to assess whether the most at risk deltas are or 
are not able to deal with such challenges due to path dependencies from past decisions. We find promising results 
that most deltas are not locked-in and therefore have the capacity to respond to pressures and risks.

Methods
Historical reconstruction.  We selected the same 48 deltas as Tessler et al.2 for our analysis. These deltas 
were selected because they represent some of the largest deltas globally, with an extensive body of knowledge 
and holding large population sizes. We used the HYDE data base—History Database of the Global Environment 
(https​://thema​sites​.pbl.nl/tridi​on/en/thema​sites​/hyde/) to obtain gridded estimates of land use and population 
density at 5 min resolution, about 10 × 10 km. HYDE is an internally consistent combination of historical popu-
lation estimates and allocation algorithms that provide time-dependent and culturally adjusted values for land 
use. Land use categories include irrigated and rain-fed cropland and rice, and grazing land, split into pasture 
and rangeland. Population is represented by maps of total population density and built-up area. The period 
covered is 10,000 Before Common Era (BCE) to current. We chose to analyze the Anthropocene period, i.e., 
1700 until 2010. Population data for 1950 to current are from United Nations World Populations Prospects (UN, 
2008). Pre-1950 population data are from historical estimates from various sources (see for details31,32). These 
subnational population data are downscaled to 5 min resolution grid cells by using the spatial population pat-
terns from LandScan (LandScan 2014) at 1 km resolution, consisting of urban and rural patterns. From these 
downscaled patterns of human occupation, built-up area per 5 min grid cell is computed. Rain-fed and irrigated 
croplands are also extracted from HYDE. From 1960 to 2015 CE, mainly FAO data (FAO, 2015) are used for 
both land-use types. Pre-1960 cropland area was derived from a combination of population and per capita land 
use estimates, and modelled back in time and tuned with specific historical data as shown in Klein Goldewijk 
et al.31,32. Irrigated land before 1960 is from Siebert et al.39. We extracted population density (inhabitants per 
km2) for the grid cells that covered each delta, as well as the proportion of the grid cell covered by cropland, 
irrigation and urban area. We only use urban land use to demonstrate delta development; the remaining land use 
types are used to test our framework to assess delta locked-in.

Delta development.  We determined whether historical development of population, cropland and irriga-
tion in deltas were similar to the global average. Since deltas were always attractors of population and subsequent 
land use, on average the growth rates of these dimensions should be higher than global averages3. Further, given 
the geographical patterns to population development, deltas at different latitudes may experience different his-
torical development paths. First, we plotted population density and land uses (cropland, irrigation and urban) 
over time per delta. For each curve, we estimated line of best fit to assess whether there were generalities in both 
population density and land use development pathways. Second, we calculated the growth rate of population 
density and land use intensity per delta over the whole time period (1700-current) and then with time slices of 
50 years less, e.g. 1750-current etc., and repeated these calculations per latitude and for non-delta areas as well. 
Therefore we can analyze if there is a difference in growth rate between deltas and non-deltas and if growth rates 
and differences between deltas and non-deltas have changed over time. For non-delta regions we have calculated 
average values per 1 degree latitude. For delta-regions we have analyzed average values over 5 degree latitude 
regions to smoothen the signal since there are relatively fewer cells in deltas than at other latitudes. Third, we 
wanted to measure development of land uses per cell over time, i.e., how the cell fraction covered by a given land 
use developed since 1700. To do so, we analyzed if a 5 min cell in the delta changed its land use in comparison 
to the initial land use/cover of that cell in 1700; we calculated for every time slice if a cell has changed their with 
a magnitude of 5 or 10% of the cell. We use the data from all the 48 deltas to plot boxplots where a value of 1 
means that there is no change from the 1700 land use/cover. A value of 0 will mean that all cells have a change 

https://themasites.pbl.nl/tridion/en/themasites/hyde/
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of at least 5 or 10%. For example, for cropland and irrigation, the cells correspond to 5 min cells (at the equator 
10 × 10 km), while urban area is measured in km2. So, for urban area we consider a change of 10 km2, roughly 
the same as a 10% change in cover for a 5 min cell.

Detecting lock‑in.  We posit that:

(a)	 if a delta is not locked-in, i.e., a living delta, there should be a positive correlation between development 
of population density and cropland because enough land remains for both to develop. Also, pristine deltas 
with low population densities (< 1 inhabitant/km2) are seen as living deltas.

(b)	 if a delta is locked-in due to engineered natural infrastructure, there should be a shift (b1) from a positive 
to no correlation between population density and cropland during the Anthropocene or (b2) from a posi-
tive to no correlation between population density and irrigation during the Anthropocene.

(c)	 if a delta is locked-in due to social infrastructure, then correlation between population and agricultural 
land uses (either cropland or irrigation) becomes negative during the Anthropocene, as then population 
and agricultural land uses develop at odds.

Note that deltas tend to develop from (a) to (b) and then to (c). Given our analyses started at the beginning 
of the Anthropocene, some deltas (mostly European) were already in state (b).

We used the Pearson correlation coefficient, with r > 0.5 as a positive correlation and r < − 0.5 as a negative 
correlation. False positives could occur when a downward population trend positively correlated with a down-
ward trend in cropland and irrigation. However, we find no such case, most deltas showing an upward and even 
exponential population growth. The land system development sequence should therefore start with deltas that 
are living, followed by those showing engineered natural system locked-in, and finally those locked-in due to 
social infrastructure.

Data
FAO: FAOSTAT, Food and Agriculture Organization of the United Nations, Rome, Italy, available at: https​://www.
fao.org, last access: June 2015. LandScan: Landscan Global Population Database, The 2012 Revision, Oak Ridge 
National Laboratory, Oak Ridge, Tennessee, available at: https​://www.ornl.gov/lands​can (last access: January 
2015). UN 2008. World Population Prospects, The 2007 Revision, United Nations Population Division, New York.

Received: 7 May 2020; Accepted: 19 October 2020

References
	 1.	 Syvitski, J. P. M. & Saito, Y. Morphodynamics of deltas under the influence of humans. Glob. Planet. Change 57, 261–282 (2007).
	 2.	 Tessler, Z. D. et al. Profiling risk and sustainability in coastal deltas of the world. Science 349, 638–643 (2015).
	 3.	 Edmonds, D. A. et al. Analysis of human habitation on river deltas. In EGU General Assembly (2017).
	 4.	 Day, J. W. et al. Approaches to defining deltaic sustainability in the 21st century. Estuar. Coast. Shelf Sci. 183, 275–291 (2016).
	 5.	 Syvitski, J. P. M. et al. Sinking deltas due to human activities. Nat. Geosci. 2, 681–686 (2009).
	 6.	 Vörösmarty, C. J. et al. Anthropogenic sediment retention: Major global impact from registered river impoundments. Glob. Planet. 

Change 39, 169–190 (2003).
	 7.	 Gernaat, D. E. H. J., Bogaart, P. W., Vuuren, D. P. V., Biemans, H. & Niessink, R. High-resolution assessment of global technical 

and economic hydropower potential. Nat. Energy 2, 821–828 (2017).
	 8.	 Tessler, Z. D., Vörösmarty, C. J., Overeem, I. & Syvitski, J. P. M. A model of water and sediment balance as determinants of relative 

sea level rise in contemporary and future deltas. Geomorphology 305, 209–220 (2018).
	 9.	 Nienhuis, J. H. et al. Global-scale human impact on delta morphology has led to net land area gain. Nature https​://doi.org/10.1038/

s4158​6-019-1905-9 (2020).
	10.	 Cloern, J. E. & Jassby, A. D. Drivers of change in estuarine-coastal ecosystems: discoveries from four decades of study in San 

Francisco Bay. Rev. Geophys. 50, 1–33 (2012).
	11.	 Renaud, F. G. et al. Tipping from the Holocene to the Anthropocene: How threatened are major world deltas?. Curr. Opin. Environ. 

Sustain. 5, 644–654 (2013).
	12.	 van Staveren, M. F. & van Tatenhove, J. P. M. Hydraulic engineering in the social-ecological delta: understanding the interplay 

between social, ecological, and technological systems in the Dutch delta by means of “delta trajectories”. Ecol. Soc. 21, 8 (2016).
	13.	 Gerrits, L. & Marks, P. Complex bounded rationality in dyke construction. Path-dependency, lock-in in the emergence of the 

geometry of the Zeeland delta. Land Use Policy 25, 330–337 (2008).
	14.	 Norgaard, R. B., Kallis, G. & Kiparsky, M. Collectively engaging complex socio-ecological systems: re-envisioning science, govern-

ance, and the California Delta. Environ. Sci. Policy 12, 644–652 (2009).
	15.	 Staveren, M. F. van. Bringing in the floods: a comparative study on controlled flooding in the Dutch, Bangladesh and Vietnamese 

deltas. In Bringing in the Floods: A Comparative Study on Controlled Flooding in the Dutch, Bangladesh and Vietnamese Deltas 
(2017).

	16.	 van Staveren, M. F., van Tatenhove, J. P. M. & Warner, J. F. The tenth dragon: controlled seasonal flooding in long-term policy plans 
for the Vietnamese Mekong delta. J. Environ. Policy Plan. 20, 267–281 (2018).

	17.	 Van Coppenolle, R., Schwarz, C. & Temmerman, S. Contribution of mangroves and salt marshes to nature-based mitigation of 
coastal flood risks in major deltas of the world. Estuaries Coasts 41, 1699–1711 (2018).

	18.	 Akinluyi, T. O. & Odeyemi, O. Human waste disposal and the faecal pollution of the River Niger Delta waters. Water Int. 9, 37–41 
(1984).

	19.	 Welch, A. C., Nicholls, R. J. & Lázár, A. N. Evolving deltas: coevolution with engineered interventions. Elementa 5, 49 (2017).
	20.	 Sanne, C. Willing consumers—or locked-in? Policies for a sustainable consumption. Ecol. Econ. 42, 273–287 (2002).
	21.	 Epstein, G. et al. Institutional fit and the sustainability of social-ecological systems. Curr. Opin. Environ. Sustain. 14, 34–40 (2015).
	22.	 Ingram, H. & Fraser, L. Path dependency and adroit innovation: the case of California water. In Punctuated Equilibrium and the 

Dynamics of U.S. Environmental Policy 78–109 (2006).

https://www.fao.org
https://www.fao.org
https://www.ornl.gov/landscan
https://doi.org/10.1038/s41586-019-1905-9
https://doi.org/10.1038/s41586-019-1905-9


10

Vol:.(1234567890)

Scientific Reports |        (2020) 10:19598  | https://doi.org/10.1038/s41598-020-76304-x

www.nature.com/scientificreports/

	23.	 Roy, K., Gain, A. K., Mallick, B. & Vogt, J. Social, hydro-ecological and climatic change in the southwest coastal region of Bang-
ladesh. Reg. Environ. Change 17, 1895–1906 (2017).

	24.	 Szabo, S. et al. Population dynamics, delta vulnerability and environmental change: comparison of the Mekong, Ganges-Brahma-
putra and Amazon delta regions. Sustain. Sci. https​://doi.org/10.1007/s1162​5-016-0372-6 (2016).

	25.	 Westley, F. et al. Tipping toward sustainability: emerging pathways of transformation. Ambio 40, 762–780 (2011).
	26.	 Bello, D. C., Lohtia, R. & Sangtani, V. An institutional analysis of supply chain innovations in global marketing channels. Ind. 

Mark. Manag. 33, 57–64 (2004).
	27.	 Filbee-Dexter, K. et al. Quantifying ecological and social drivers of ecological surprise. J. Appl. Ecol. 55, 2135–2146 (2018).
	28.	 van Buuren, A., Ellen, G. J. & Warner, J. F. Path-dependency and policy learning in the dutch delta: toward more resilient flood 

risk management in the Netherlands?. Ecol. Soc. 21, 43 (2016).
	29.	 Wesselink, A. Trends in flood risk management in deltas around the world: are we going ‘soft’?. Int. J. Water Gov. 3, 25–46 (2016).
	30.	 Yu, D. J., Sangwan, N., Sung, K., Chen, X. & Merwade, V. Incorporating institutions and collective action into a sociohydrological 

model of flood resilience. Water Resour. Res. 53, 1336–1353 (2017).
	31.	 Klein Goldewijk, K., Dekker, S. C. & van Zanden, J. L. Per-capita estimations of long-term historical land use and the consequences 

for global change research. J. Land Use Sci. 12, 313–337 (2017).
	32.	 Goldewijk, K. K., Beusen, A., Doelman, J. & Stehfest, E. Anthropogenic land use estimates for the Holocene-HYDE 3.2. Earth Syst. 

Sci. Data 9, 927–953 (2017).
	33.	 Verburg, P. H. et al. Land system science and sustainable development of the earth system: a global land project perspective. 

Anthropocene 12, 29–41 (2015).
	34.	 Enríquez-de-Salamanca, Á., Díaz-Sierra, R., Martín-Aranda, R. M. & Santos, M. J. Environmental impacts of climate change 

adaptation. Environ. Impact Assess. Rev. 64, 87–96 (2017).
	35.	 Smajgl, A. et al. Responding to rising sea levels in the Mekong Delta. Nat. Clim. Change 5, 167–174 (2015).
	36.	 Arima, E. Y., Richards, P., Walker, R. & Caldas, M. M. Statistical confirmation of indirect land use change in the Brazilian Amazon. 

Environ. Res. Lett. 6, 024010 (2011).
	37.	 Lambin, E. F. & Meyfroidt, P. Global land use change, economic globalization, and the looming land scarcity. Proc. Natl. Acad. Sci. 

U. S. A. 108, 3465–3472 (2011).
	38.	 Meyfroidt, P., Lambin, E. F., Erb, K. H. & Hertel, T. W. Globalization of land use: distant drivers of land change and geographic 

displacement of land use. Curr. Opin. Environ. Sustain. 5, 438–444 (2013).
	39.	 Siebert, S. et al. A global data set of the extent of irrigated land from 1900 to 2005. Hydrol. Earth Syst. Sci. 19, 1521–1545 (2015).

Acknowledgments
Funding support is provided for M.J.S. by the University Research Priority Program on Global Change and 
Biodiversity. For S.C.D. by the Copernicus Institute of Sustainable Development and both authors acknowledge 
the Future Deltas program at Utrecht University.

Author contributions
M.J.S. and S.C.D. designed and performed the research, analysed data, and interpreted the results. M.J.S. led the 
writing process and both authors contributed substantially with commentary, edits and revisions.

Competing interests 
The authors declare no competing interests.

Additional information
Supplementary information  is available for this paper at https​://doi.org/10.1038/s4159​8-020-76304​-x.

Correspondence and requests for materials should be addressed to M.J.S.

Reprints and permissions information is available at www.nature.com/reprints.

Publisher’s note  Springer Nature remains neutral with regard to jurisdictional claims in published maps and 
institutional affiliations.

Open Access   This article is licensed under a Creative Commons Attribution 4.0 International 
License, which permits use, sharing, adaptation, distribution and reproduction in any medium or 

format, as long as you give appropriate credit to the original author(s) and the source, provide a link to the 
Creative Commons licence, and indicate if changes were made. The images or other third party material in this 
article are included in the article’s Creative Commons licence, unless indicated otherwise in a credit line to the 
material. If material is not included in the article’s Creative Commons licence and your intended use is not 
permitted by statutory regulation or exceeds the permitted use, you will need to obtain permission directly from 
the copyright holder. To view a copy of this licence, visit http://creat​iveco​mmons​.org/licen​ses/by/4.0/.

© The Author(s) 2020

https://doi.org/10.1007/s11625-016-0372-6
https://doi.org/10.1038/s41598-020-76304-x
www.nature.com/reprints
http://creativecommons.org/licenses/by/4.0/

	Locked-in and living delta pathways in the Anthropocene
	Locked-in frameworks
	Global overview of locked-in deltas
	Transitions from natural ecosystems
	Risk in locked-in and living deltas
	Framework for locked-in deltas
	Living or locked-in deltas in the anthropocene
	Methods
	Historical reconstruction. 
	Delta development. 
	Detecting lock-in. 

	References
	Acknowledgments


